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Abstract 
As the 750kV substation has the characteristics like incomplete information, uncertain diagnosis 

result and dual protection configuration, a fault diagnosis method of substation with redundant protection 
configuration based on rough sets and grey relational analysis is proposed. In this method, the diagnosis 
decision table which takes advantage of information about wave-recording devices and two protective 
devices is constructed and simplified, and the minimal reduction can be obtained by using knowledge 
acquisition method based on rough set; Based on the point, the comparative sequence and reference 
sequence is established. Through the use of grey relational analysis, the grey relational grade of attributes 
and failure rate of suspicious fault components is determined in the reduction table, and furthermore obtain 
a certain diagnosis result. The result shows that the proposed method is effective. 
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1. Introduction 

The 750kV grid is an important delivery channel of wind and solar power in Gansu and 
Xinjiang, the safety and reliability of substation is of great significance to ensure its stable 
operation. That grid [1-2] uses dual protection configuration and two protective devices are in 
parallel operation and redundant, in which the 750kV substation plays an important role and 
includes 750kV, 330kV and 66kV line. Once a fault occurs, huge alarm information resulted 
from the complexity of line is sent to control center. So it is very necessary for an operator to 
detect the fault quickly and accurately, locate and recover it. Hence, it is very important to study 
fault diagnosis system of substation.  

Consequently, various fault diagnosis methods [3-6] are proposed by foreign and 
domestic scholars like bayesian, fuzzy theory, petri nets, and neural networks. These methods 
have their own characteristics and have been used as well, but mostly can not get a satisfying 
result with incomplete information. Therefore, some methods to deal with incomplete information 
effectively have been applied to grid fault diagnosis in recent years, like grey relational analysis 
and rough sets. In transformer fault diagnosis, the grey relational analysis (GRA) [7-8] has been 
used, which can dig out the fault information of oil gas by means of statistical methods. While in 
[9] the diagnosis model based on rough set (RS) has been proposed, which can deal with 
incomplete information better and use the reductions and rules to detect the fault. Afterforward, 
a method [10] combined rough sets with graph theory has been put forward, in which the use of 
fault decision diagrams and its adjacency matrix can identify the core attributes of decision table 
quickly. However, there are still some limitations: 1) it exist incomplete fault-information; 2) it 
also can not obtain a certain diagnosis result. 

Based on the point, a method combined rough sets with grey relational analysis is 
proposed. It takes advantage of information about wave-recording devices and two protective 
devices and can obtain the minimal reduction by using knowledge acquisition method based on 
rough set. Through the use of grey relational analysis, the grey relational grade of attributes and 
failure rate of suspicious fault components is determined in the reduction table, and furthermore 
obtain a certain diagnosis result. 
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2. Rough Sets and Grey Relational Analysis 
2.1. Rough Sets 

Rough sets [11] can deal with imprecise, inconsistent and incomplete information 
effectively, even discover a potential relationship in data and get useful knowledge in order to 
obtain a brief expression obout knowledge, known as information systems which is represented 
by , , ,S U A V f . Where U  is a non-empty finite set of objects called universe. A  is a non-

empty finite set of attributes, A C D  , where C  is the condition attribute and D  is the 
decision attribute.  a

a A
V U V


  for any a A ,  V  is set of attribute value and aV  is called the 

domain of attribute a . :f U A V  , where f  is an information function and is given 

information value to each attributes of each objects. The attribute-value table is called the 
decision table. In which all condition attributes are not necessary, but are redundant and 
removing these attributes will not affect the original decision-making ability. So the redundant 
condition attributes will be removed through the reduction so as to achieve knowledge 
simplified. 
 
2.2. Grey Relational Analysis 

Definition 1. 0 0( ( ) | 1, 2, , )X x i i m     denotes the reference sequence. ( ( ) |j jX x i  

1, 2, , ; 1, 2, , )i m j n        is the comparative sequence. And 0( , )jX X  denotes the grey 

relational grade and can be expressed as: 
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Where 0( ( ), ( ))jx i x i  is the grey relational coefficient. 

Definition 2. jP  is the failure rate of suspicious fault components in decision attribute. 

ip  denotes the failure rate of condition attribute with respect to decision attribute. 

, ( 1, 2, , )i jp P i m    , and can be expressed as: 
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3. The Fault Diagnosis Method Based on Rough sets and Grey Relational Analysis 

In this method, it takes advantage of information about wave-recording devices and two 
protective devices and the redundant information of decision table is removed. Consequently 
the minimal reduction can be obtained by using knowledge acquisition method based on rough 
set. Afterward, the grey relational grade of attributes and failure rate of suspicious fault 
components is determined in the reduction table by using grey relational analysis, and 
furthermore obtain a certain diagnosis result. The method which combines rough sets with grey 
relational analysis is on the base of the integrated view to deal with incomplete and uncertain 
information, and furthermore obtain a certain diagnosis result. 

 
3.1. Knowledge Acquisition Based on RS 
3.1.1. Decision Table Constructed 
A. The discretization of continuous attributes 

The discretization of continuous attributes [13] is that sets several discrete points in a 
specific domain and the domain of attribute is divided into a few discrete intervals. And then the 
attribute-value of each interval is represented by the different symbols or integer values. Figure 
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2 shows fault voltage waveforms of 750kV wusheng substation. In figure, mutation positions of 
high voltage side nU  of the second main transformer are considered as discrete points of 

continuous attributes. Therefore, the domain of attributes is divided into three discrete intervals, 
like premutation, mutation and mutation recovered. In which "0" represents the attribute-value of 
premutation and mutation recovered, while "1" is the attribute-value of mutation. 

 
 

 
 

Figure 1. The Wave-recorded Information of 750kV Wusheng Substation  
 
 

B. Decision table 
The protective configurations of 750kV substation are as follws: the line protection uses 

an integral dual-configuration in the main and backup protection; the breaker failure protection is 
provided by its auxiliary protection devices; the remote trip protection uses an integral dual-
configuration; the bus protection uses dual-configuration. The local connection scheme of 
750kV WuSheng substation shows is shown in Figure 2 and the components is shown in Table 
1, including two lines, two buses, three circuit breakers and fifteen protective devices that 
consist of four line protective devices, four bus protective devices, three breaker auxiliary 
protective devices and four remote trip protective devices. Therefore, the acted information of 
protection and breaker and the discretized wave-recorded information are considered as 
condition attributes, while the suspicious fault components is consided as decision attributes. In 
addition, the decision table which considers the action principle of protection and the fault 
samples is determined as shown in Table 2. Where “1” denotes that the breaker is opened or 
the protection operates and “0” indicates that the breaker is closed or the protection does not 
operates. The subscripts 1 and 2 are the first and second protection of components. And FR is 
wave-recording devices. 

 
 

Table 1. The Component 
The name of 
Components The symbol 

Wugu No. 2 line L1 
Wuhai No. 1 line L2 
Circuit breaker CB3371、 、CB3370 CB3372 

330kV No. 3 bus B3 
330kV No. 4 bus B4 
Wugu No. 2 line 

protection ML11、ML12 
Wuhai No. 1 line 

protection ML21、ML22 
Breaker  auxiliary 

protection A1、 、A0 A2 
330kV No. 3 bus 

protection MB31、MB32 
330kV No. 4 bus 

protection MB41、MB41 
Wugu No. 2 line remote 

trip protection RL11、RL12 
Wuhai No.1 line remote 

trip protection RL21、RL22 
 

 
 

Figure 2. Local connection scheme of 750kV 
WuSheng substation 
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Table 2. The Decision Table of the Fault Diagnosis 

U 
ML
11 

ML
21 

MB
31 

MB
41 

RL
11 

RL
21 

A
1 

A
0 

A
2 

33
71 

33
70 

33
72 

ML
12 

ML
22 

MB
32 

MB
42 

RL
12 

RL
22 

F
R 

F 

1 0 1 0 0 0 0 0 1 1 0 1 1 0 1 0 0 0 0 1 
L
2 

2 0 1 0 0 0 0 0 1 1 0 1 1 0 0 0 0 0 0 0 
L
2 

3 0 0 0 0 0 0 0 1 1 0 1 1 0 1 0 0 0 0 0 
L
2 

4 0 0 0 0 0 1 0 0 0 0 1 1 0 0 0 0 0 0 0 
L
2 

5 0 0 0 0 0 0 0 0 0 0 1 1 0 0 0 0 0 1 0 
L
2 

6 0 0 0 0 0 1 0 0 0 0 1 1 0 0 0 0 0 1 0 
L
2 

7 1 0 0 0 0 0 1 1 0 1 1 0 1 0 0 0 0 0 1 
L
1 

8 1 0 0 0 0 0 1 1 0 1 1 0 0 0 0 0 0 0 0 
L
1 

9 0 0 0 0 0 0 1 1 0 1 1 0 1 0 0 0 0 0 0 
L
1 

1
0 

0 0 0 0 1 0 0 0 0 1 1 0 0 0 0 0 0 0 0 
L
1 

1
1 

0 0 0 0 0 0 0 0 0 1 1 0 0 0 0 0 1 0 0 
L
1 

1
2 

0 0 0 0 1 0 0 0 0 1 1 0 0 0 0 0 1 0 0 
L
1 

1
3 

0 0 1 0 0 0 1 0 0 1 0 0 0 0 1 0 0 0 1 
B
3 

1
4 

0 0 1 0 0 0 1 0 0 1 0 0 0 0 0 0 0 0 0 
B
3 

1
5 

0 0 0 0 0 0 1 0 0 1 0 0 0 0 1 0 0 0 0 
B
3 

1
6 

0 0 1 0 0 0 0 0 0 1 0 0 0 0 1 0 0 0 0 
B
3 

1
7 

0 0 1 0 0 0 0 0 0 1 0 0 0 0 0 0 0 0 0 
B
3 

1
8 

0 0 0 0 0 0 0 0 0 1 0 0 0 0 1 0 0 0 0 
B
3 

1
9 

0 0 0 1 0 0 0 0 1 0 0 1 0 0 0 1 0 0 1 
B
4 

2
0 

0 0 0 1 0 0 0 0 1 0 0 1 0 0 0 0 0 0 0 
B
4 

2
1 

0 0 0 0 0 0 0 0 1 0 0 1 0 0 0 1 0 0 0 
B
4 

2
2 

0 0 0 1 0 0 0 0 0 0 0 1 0 0 0 1 0 0 0 
B
4 

2
3 

0 0 0 1 0 0 0 0 0 0 0 1 0 0 0 0 0 0 0 
B
4 

2
4 

0 0 0 0 0 0 0 0 0 0 0 1 0 0 0 1 0 0 0 
B
4 

 
 
3.1.2. Attribute Reduction of Decision Table 

The Attribute Reduction [14-16] is to get rid of unnecessary condition attributes in 
decision table and remains the same of knowledge representation and classification ability. 
Through ROSE reduction tool Based on heuristic reduction algorithm, the minimum attributes 
reduction set {CB3370, CB3372} can be obtained. Then each attribute of the reduction is 
consider as a data unit and the uncertainty of this data unit can be expressed as: 

 
The number of the same value of a data unit

The total number of attribute values of a data units
                                             (4) 

 
According to Equation (4), calculate the uncertainty of each data unit. And the reduction 

and the uncertainty of the minimum attributes are shown in Table 3. 
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Table 3. The Reduction and the Uncertainty of the Minimum Attributes 

U 
3370 3372 

F The value of 
attribute 

The uncertainty of 
attrbute 

The value of 
attribute 

The uncertainty of 
attrbute 

1 1 0.5 1 0.5 L2 
2 1 0.5 1 0.5 L2 
3 1 0.5 1 0.5 L2 
4 1 0.5 1 0.5 L2 
5 1 0.5 1 0.5 L2 
6 1 0.5 1 0.5 L2 
7 1 0.5 0 0 L1 
8 1 0.5 0 0 L1 
9 1 0.5 0 0 L1 

10 1 0.5 0 0 L1 
11 1 0.5 0 0 L1 
12 1 0.5 0 0 L1 
13 0 0 0 0 B3 
14 0 0 0 0 B3 
15 0 0 0 0 B3 
16 0 0 0 0 B3 
17 0 0 0 0 B3 
18 0 0 0 0 B3 
19 0 0 1 0.5 B4 
20 0 0 1 0.5 B4 
21 0 0 1 0.5 B4 
22 0 0 1 0.5 B4 
23 0 0 1 0.5 B4 
24 0 0 1 0.5 B4 

 

 
3.2. Fault Diagnosis Based on Grey Relational Analysis  
3.2.1. The Comparative Sequence and Reference Sequence 

On the Basis of the number of the fault components in decision attributes, the data in 
Table 3 can be invided into four boxes. Like the first box is {1, 2, 3, 4, 5, 6}, the second is {7, 8, 
9, 10, 11, 12}, the third is {13, 14, 15, 16, 17, 18}, and the fourth is {19, 20, 21, 22, 23, 24}. 
Select the largest uncertainty of boxes to be reference sequence and then obtain  0 = 0.5,0.5X . 

Calculate the boxes data by using the mean value method and can be obtained comparative 
sequence which can be expressed as: 

 
0.5 0.5

0.5 0

0 0

0 0.5

iX

 
 
 
 
 
 

 

 
3.2.2. Calculation grey relational grade [17-18] 

According to Equation (1), calculate the grey relational grade of comparative sequence 
and reference sequence, in which the grey relational coefficient can be expressed as: 

 

0 0

0
0 0

min min | ( ) ( ) | max max | ( ) ( ) |
( ( ), ( ))

| ( ) ( ) | max max | ( ) ( ) |

j jj i j i
j

j j
j i

x i x i x i x i
x i x i

x i x i x i x i






  


  
                               (5) 

 
Where 0| ( ) ( ) |jx i x i  is the absolute difference between 0 ( )x i  and ( )jx i  at the point i , 

0min min | ( ) ( ) |jj i
x i x i  is the smallest difference, 0max max | ( ) ( ) |j

j i
x i x i  is the biggest difference, 

and   is the recognition coefficient,  [0,1]  . When  =0.5, the error is the smallest, so it 

takes 0.5. 
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4. Results and Discussion 
Case: When a fault occurred on Wuhai No. 1 line, the first and second protection 

operate, the auxiliary protection of 3372 and 3370 breaker operates, and 3372, 3370 breaker 
trip. Through calculation, 0.75, 0.5, 0.25 and 0.5 are the failure rate of suspicious fault 
components in decision attribute respectively, like Wuhai No. 1 line, Wugu No. 2 line, 330kV No. 
3 bus and 330kV No. 4 bus. In which Wuhai No. 1 line is the actual fault component and is 
consistent with the case results. Compared with the diagnosis method based on rough sets, the 
result is shown in Table 4. It is demonstrated that the proposed method not only takes 
advantage of information about wave-recording devices and two protective devices, but also 
obtain a certain diagnosis result. 

 
 

Table 4. The Comparative Result of the Different Diagnosis Methods 
The dignosis methods The dignosis resluts 

RS Wuhai No. 1 line, Wugu No. 2 line, 330kV No. 4 bus 
RS+GRA Wuhai No. 1 line 

 
 
5. Conclusion 

As the 750kV substation has the characteristics like incomplete information, uncertain 
diagnosis result and dual protection configuration, a fault diagnosis method of substation with 
redundant protection configuration based on rough sets and grey relational analysis is 
proposed. The method which combines rough sets with grey relational analysis is on the base of 
the integrated view to deal with incomplete and uncertain information. In this method, it takes 
advantage of information about wave-recording devices and two protective devices and the 
minimal reduction can be obtained through rough set. Afterward, the grey relational grade of 
attributes is determined and the failure rate of suspicious fault components can be obtained in 
the reduction table by using grey relational analysis. The result shows that the proposed method 
is effective. 
 
 
Acknowledgements 

This work has been supported by the National Natural Science Foundation of P.R.China 
under Grant 61165006. 
 
 
References 
[1]  DOU Xiaobo, HU Minqiang, WU Zaijun. Configuration and redundancy of communication networks in 

digital substations. Electric Power Automation Equipment. 2008; 28(1): 38-43. 
[2]  GuoYan Chen, Xianggen Yin, Kai Zhang. Communication modeling for wide-area relay protection 

based on IEC 61850. TELKOMNIKA Indonesian Journal of Electrical Engineering. 2012; 10(7): 1673-
1674. 

[3]  ZHU Yongli, WU Lizeng, LI Xueyu. Synthesized diagnosis on transformer fault based on Bayesian 
classifier and rough set. Proceedings of the CSEE. 2005; 25(10): 159-165. 

[4]  YU Daren, HU Qinghua, BAO Wen. Combining rough set methodology and fuzzy clustering for 
knowledge discovery from quantitative date. Proceedings of the CSEE. 2004; 24(6): 205-210. 

[5]  PTT Binh, ND Tuyen. Fault diagnosis of power system using neutral petri net and fuzzy neural petri 
net. IEEE on Power India Conference. New Delhi. 2006. 

[6]  V Miranda, ARG Castro, S Lima. Diagnosing Faults in power transformers with auto associative 
neural networks and mean shift. IEEE on Transactions on Power Delivery. 2012; 27(3): 1350-1357. 

[7]  SONG Bin, YU Ping, LUO Yunbai, et al. Fault diagnosis for power transformer based on grey relation 
entropy. Automation of Electric Power Systems. 2005; 29(18): 76-79. 

[8]  Wenping Chang, Bin Zhao, Jihao Li, et al. Application of grey relational theory in transformer fault 
diagnosis. Power and Energy Engineering Conference. Wuhan. 2011: 1-3.   

[9]  MO Juan, WANG Xue, DONG Ming, et al. Diagnostic model of insulation faults in power equipment 
based on rough set theory. Proceedings of the CSEE. 2004; 24(7): 162-167. 

[10]  LU Peng, WANG Xihuai, XIAO Jianmei. Method of fault diagnosis in power system based on rough 
set theory and graph theory. Control and Decision. 2013; 28(4): 511-516. 

[11]  Richard Jensen, Qiang Shen. New approaches to fuzzy rough feature selection. IEEE Transactions 
on Fuzzy Systems. 2009; 17(4): 824-838. 



                       ISSN: 2302-4046 
           

 TELKOMNIKA Vol. 12, No. 2, February 2014:  1162 – 1168 

1168

[12]  WANG Yongqiang, LU Fangcheng. Fault Diagnosis Method of Capacitive Equipment Based on Grey 
Relational Analysis. IEEE 9th International Conference on the Properties and Applications of 
Dielectric Material. Harbin. 2009: 240-243. 

[13]  Khurram Shehzad. EDISC: A class-tailored discretization technique for rule-based classification. 
IEEE Transactions on Knowledge and Data Engineering. 2012; 24(8): 1435-1447. 

[14]  Simon CK Shiu, Sankar K. Pal. Combining feature reduction and case selection in building CBR 
classifiers. IEEE Transactions on Knowledge and Data Engineering. 2006; 18(3): 415-429. 

[15]  E Venkateswara Reddy, GV Suresh, ES Reddy, et al. Rough set analysis for uncertain data 
classification. International Conference on Information Systems Design and Intelligent Applications. 
India. 2012: 869-877. 

[16]  Yan Chu, Haiguang Wang, Liang Cheng. Study on fault diagnosis of circuit-breaker based on rough-
set theory. TELKOMNIKA Indonesian Journal of Electrical Engineering. 2013; 11(1): 296-301 

[17]  ZHANG Minhu, LV Shijun, WANG Dehu, et al. Research on fault diagnosis methods with grey 
relation analysis. IEEE International Conference on Grey Systems and Intelligent Services. Nanjing. 
2009: 72-75. 

[18]  FEI Shengwei, SUN Yu. Fault prediction of power transformer by combination of rough sets and grey 
theory. Proceedings of the CSEE. 2008; 28(16):154-160. 


